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Experimental design and analysis 
of advanced three phase converter 
for PV application with WCO‑P&O 
MPPT controller
K. Krishnaram 1*, S. Sivamani 1, Zuhair Alaas 2*, M. M. R. Ahmed 3, S. Senthilkumar 1,5 & 
S. Antony Raj 4

Photovoltaic (PV)-based power generation systems are becoming increasingly popular as a due to 
its high performance and cleanliness. Several factors influence the performance of a PV system, 
including shadowing effects. PV systems employ MPPT methodologies to obtain the power from 
PV array. Conventional MPPTs works well under normal conditions when there is no shadow effects 
or partial shading. The presence of partial shading affects the system performance and generates 
several power peaks. This complicates the process of finding out of the global peak (GMPP) with 
improved tracking efficiency and reduced settling time including conversion efficiency. This work 
proposes three hybrid MPPT techniques: Water Cycle Optimisation-Perturb and Observe (WCO-PO), 
Artificial Neural Network Supported Adaptable Stepped-Scaled Perturb and Observe (ANN-ASSPO), 
Grey Wolf Optimisation-Modified Fast Terminal Sliding Mode Controller (GWO-MFTSMC), and two 
conventional MPPT techniques WCO and P&O have been implemented. The proposed system utilizes 
interleaved boost converter with three phase. The performances of proposed hybrid MPPTs strategies 
were compared in terms of output voltage, output current and extracted power. The comparison also 
includes conversion efficiency and average settling time. To analyse the performances, four different 
cases have been used to test the efficacy of hybrid MPPTs under changing climatic conditions. The 
MATLAB/Simulink tool has been used to analyze the PV system performances. In the three hybrid 
MPPT techniques, WCO-PO has performed better when compared to other two hybrid MPPTs in terms 
of conversion efficiency (99.56%) and settling time (1.4 m).

Keywords  Interleaved boost converter, Maximum power point tracking (MPPT), WCO-PO, ANN-ASSPO, 
GWO-FTSMC, WCO and P&O

Implementing MPPT is a crucial approach in enhancing PV system power generation. The MPPT algorithm 
adjusts the converter duty cycle. Partial shade of photovoltaic panels is a significant issue caused by factors such 
as clouds, dirt, trees, and dust in solar systems. This results in many local peaks on the P–V curve. The presence 
of many maximum power points can cause standard MPPT algorithms to become stuck at a local peak, leading 
to a significant power loss1–3. In4, the authors proposed a hybrid MPPT technique for Photovoltaic systems that 
incorporates ANN and Perturb and Observe algorithms. This technique is specifically designed to optimize PV 
system performance in the presence of partial shadowing. In5 authors introduced a hybrid MPPT algorithm that 
combines two widely employed algorithm called VOC and variable step size incremental technique to identify the 
GMPP. A hybrid algorithm proposed in6 which combines fractional open circuit voltage, modified P&O, and 
INC algorithms which enhanced the efficiency of PV systems when they are exposed to partial shade situations. 
In7, the authors examined multiple MPPT algorithms, including hybrid algorithms, used in a PV generation 
system operating under partial shadowing conditions. The review of MPPT algorithms has been conducted and 
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categorized into four fundamental areas. MPPT optimization algorithms, the hybrid MPPT algorithms, the 
innovative modelling approaches, and the alternative converter topologies are the four categories8–14.

In article15, the authors suggested an altered MPPT algorithm specifically designed for photovoltaic (PV) sys-
tems operating in rapidly fluctuating partial shadowing scenarios. The algorithm combines the Firefly Algorithm 
(FA) and Genetic approach (GA), while also enhancing its computation process through the inclusion of a DE 
approach. In16, the authors introduced a hybrid GMPP tracking algorithm designed to operate effectively in situ-
ations of partial shade. An enhanced hybrid MPPT algorithm introduced in article17 that utilizes evolutionary 
algorithms, specifically PSO and DE. The primary attributes of the proposed hybrid MPPT algorithm lie in its 
ability to leverage the advantages of one technique to offset the limitations of the other method. A hybrid algo-
rithm is introduced in the article18 which is developed by combines the Grey Wolf Optimization (GWO) and INC 
methods. This method is designed to accurately locate and track the MPP in various environmental situations.

In19–21, the authors examined the hybrid technique that combines PSO with INC. They conducted an exami-
nation of the context of photovoltaic (PV) systems operating under various partial shade situations. In22–24, the 
researchers tackled the problem by combining a variable step size incremental conductance (INC) approach with 
a bio-inspired distributed framework (DF) optimization algorithm. Similarly, in25, the authors proposed a new 
hybrid MPPT approach that combines GWO and PSO approaches. The MPPT developed not only overcomes the 
typical drawbacks of traditional MPPT methods, but also provides a straightforward and dependable approach 
for effectively managing partial shading in photovoltaic systems. A hybrid algorithm developed by the authors by 
combining the Differential Evolution (DE) and Incremental Conductance (INC) approaches for implementing 
the MPPT technique in a PV system. The implementation of both methods has resulted in the development of 
two independent algorithms, namely MPPT-INC and MPPT-DE. Additionally, a hybrid method called MPPT-
DE-INC has been proposed26–32.

A study conducted by the authors in33 is Simulated Annealing—P&O based MPPT method to optimize the 
maximum power extraction from PV arrays. The efficacy of the MPPT method was confirmed by a comparison 
with the P&O algorithm. In34, the authors proposed a hybrid MPPT algorithm with WCO-P&O and ANN-
ASSPO method. This method has improved the tracking, conversion efficiency and settling time under partial 
shading conditions. The PV system would be more useful if it has proper MPPT techniques with very less settling 
time, high conversion efficiency even under partial shading conditions and appropriate converter to boost the 
parameters as per load requirements. This paper has been organized in a way such as motivation for new hybrid 
MPPT is discussed in the chapter 2. Chapter 3 discusses about the proposed methodology and simulated results 
and its discussions were presented in the chapter 4. This work ends with summary in the chapter 5.

Motivation for a new MPPT
In the partial shading conditions/rapidly varying weather conditions, several peaks occur in the PV charac-
teristics of a solar panel as shown in Fig. 1. Due to this the power generated may varies depend upon the peak 
selected by the MPPT. Sometimes the MPPT technique gets trapped in the local peaks instead of identifying or 
selecting the global peak (GMPP) as shown in the Fig. 1.

In this case power extraction will be minimum due to improper selection or identifying the peak. Even the 
global peak is identified by MPPT method, the oscillations around global peak and settling time decides the 
performance of MPPT. Therefore a proper MPPT technique is needed with more conversion efficiency and 
reduced settling time.

Maximum power point techniques for partial shading conditions
Hybrid MPPT algorithms and conventional algorithms were developed and used for a standalone application 
fed by a PV source. The PV system designed with three phase interleaved boost converter to eliminate the ripples 
present is the output. This section is organized by discussion about (i) WCO-PO algorithm, (ii) ANN-ASSPO 
algorithm and (iii) GWO-MFTSMC algorithm.

Figure 1.   Global peak under partial shading conditions.
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WCO‑PO algorithm
The algorithm related with water cycle is a nature inspired concept that explains how streams and rivers naturally 
migrate towards the sea. The water cycle diagram is shown in Fig. 2.

A river/stream forms when water flows from uphill to downhill. "Rivers" flow downward constantly. "Rain and 
certain other streams" accumulate water as they drop before reaching the ocean. In this process, portion of water 
gets evaporated. This evaporation brings clouds, which brings back as rain to the earth. The new streams will get 
created from these rain and forms fresh streams that run into rivers or sea. This is a cyclical process. Here, the sea 
is supposed to be the GMPP, while the local MPP is streams and rivers. The cost function is mentioned in Eqs. (1) 
and (2) defines the condition to stop evaporation and raining. The new streams formed are represented in Eq. (3).

where Ci = functioncost

ANN‑ASSPO algorithm
The backpropagation technique has been utilized in the hybrid MPPT which will be initiated with the help of 
random weights. During the forward journey, output or scaling factor will be obtained and it will get compared 
to find out the error. Based on the error, the weights of network will be adjusted to minimize the error calculated 
in the backward path. The input to the network is voltage, current and power of photovoltaic array. The output of 
the network is scaling factor (N). Modifying the weights with the help of gradient descent algorithm to reduce 
the error (N) and to locate the GMPP is an objective of this MPPT. The scaling parameter (N) is utilized in the 
P&O method to obtain maximum power even under partial or complex partial shading conditions. The ANN 
architecture for ANN-ASSPO is shown in Fig. 3.

GWO‑MFTSMC algorithm
The fitness value of grey wolves is frequently monitored and gets updated in the GWO-MFTSMC MPPT tech-
nique. If the position of grey wolves’ is close to the prey, then GMPP is reached. In the GWO-MFTSMC, a maxi-
mum power point tracking charge controller is interposed among the photovoltaic module and the battery. By 
monitoring the voltage of the battery, it determines the state of charge of the battery. When the battery reaches 
its maximum charge capacity, the charging process is halted in order to avoid overcharging the battery. When it 
has not been completely charged, it starts the charging process by activating the ILBC. The optimization func-
tion is given in Eqs. (4) and (5).

The Simulink diagram of the proposed PV system is shown in Fig. 4. The following system has PV array, three 
phase interleaved boost converter and a load.

(1)Ci = Costi = PFC = N× Vcell × IFC

(2)|Xsea − Xriver| < dmax

(3)Xnewstream = Xsea +
√
0.1× randn(1, Nvar)

(4)Minimize fi(k, t)

(5)k = (αi, βi, γi, �i,)
T

Figure 2.   Water Cycle.
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Simulation results and discussions
The performance of hybrid algorithms and conventional algorithms are assessed through simulations with 
MATLAB/Simulink software. The photovoltaic cell characteristics are mentioned in the Table 1. The switching 
frequency of a three phase ILBC is 20 kHz, L1, L2 and L3 is 120 µF and C is 300 µH.

The three hybrid algorithms are tested under four cases which has varying irradiance.

	 (i)	 Case 1: Uniform irradiance
	 (ii)	 Case 2: Partial shading condition—I

Figure 3.   ANN architecture for ANN-ASSPO.

Figure 4.   Simulink diagram of proposed PV system with 3 phase ILBC under uniform irradiance.

Table 1.   Characteristics of PV cell.

Characteristics Value

Pmax = maximumpower   305.095 Watts

VMPP = operating voltage   37.9 Volts

IMPP = operating current   8.05 Amps

Isc = short circuit current   8.47 Amps

Voc = open circuit voltage   46.3 Volts
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	 (iii)	 Case 3: Partial shading condition—II
	 (iv)	 Case 4: Complex partial shading condition

The irradiance received by each panel (P1:4) and maximum power that photovoltaic array can be generated 
is provided in the Table 2.

(i) Case 1: Uniform irradiance.
In this case, all four PV panel are received constant irradiance (1000 W/m2) at 32° C. the temperature assumed 

in all four cases are constant and above the standard test conditions (25° C). The maximum power should get 
extracted from the PV array is 1220W. The voltage generated by WCO-PO method is 151.60 V, ANN-ASSPO 
method is 150.40 V and 149.60 V by GWO-MFTSMC, 147 V by WCO and 142 V by P&O method. In the case of 
power generation, WCO-PO MPPT method generates more power than all other method. WCO-PO generates 
1217 W, ANN-ASSPO is 1200 W and GWO-MFTSMC method generates 1205 W. The WCO and P&O method 
generates 1151 W and 1012 W respectively. The tracking efficiency of WCO-PO is better when compared to 
ANN-ASSPO, GWO-MFTSMC, WCO and P&O algorithms. In case 1 with uniform irradiance the tracking 
efficiency of WCO-PO is 99.75%, ANN-ASSPO is 98.38%, GWO-MFTSMC is 98.77%.

The WCO and P&O algorithm has low tracking efficiency. Oscillations are more in P&O method. The set-
tling time of all five MPPTs is less. GWO-MFTSMC method having an advantage over the other two in terms of 
reduced settling time. GWO-MFTSMC has settling time of 0.7 ms. The simulated voltage, current and power of 
PV array is shown in the Figs. 5, 6 and 7.

(ii) Case 2: Partial shading condition I.
In partial shading condition I, all four PV panel have received different irradiance. PV panel 1 received 650 

W/m2, PV panel 2 received 850 W/m2, PV panel 3 received 1000 W/m2 and PV panel 4 received 750 W/m2 at 
32 °C. The temperature assumed in all four cases is constant and above the standard test conditions (25 °C). In 
this case the maximum peak power from the PV array is 991 W. The voltage generated by WCO-PO method 
is 130.40 V, ANN-ASSPO method is 129.60 V and 129.60 V by GWO-MFTSMC. The WCO and P&O method 
generated 118 V and 110 V respectively. Similarly the current generated from the PV array is 7.56A, 7.58A, 
7.53A, 7.36 A and 6.95 A by WCO-PO, ANN-ASSPO, GWO-MFTSMC, WCO and P&O method respectively. 
The power generation in the partial shading condition-I is, WCO-PO generates 986 W, ANN-ASSPO is 982 W, 
GWO-MFTSMC method generates 976 W, WCO method generates 866 W and 762 W by P&O methods. The 
tracking efficiency of WCO-PO is better when compared to ANN-ASSPO, GWO-MFTSMC, WCO and P&O 
algorithms. In case 2- partial shading condition-I, the PV panels received different irradiance level due to change 
in weather condition. The tracking efficiency of WCO-PO is 99.48%, ANN-ASSPO is 99.13%, GWO-MFTSMC 
is 98.48%, 87.39% by WCO and 76.89% by P&O. The oscillations are more in P&O method. Due to the presence 

Table 2.   Various irradiance level received by each panel.

Cases

Case-1—Uniform irradiance
Case-2—Partially 
shaded—I

P:1 P:2 P:3 P:4 P:1 P:2 P:3 P:4

Irradiance 1000 1000 1000 1000 650 850 1000 750

Pmax 1220 Watts 991 Watts

Cases

Case-3—Partially shaded—II
Case-4—Complex partial 
Shading

P:1 P:2 P:3 P:4 P:1 P:2 P:3 P:4

Irradiance 900 1000 800 750 500 400 750 200

Pmax 1052 Watts 564 Watts

Figure 5.   PV array voltage in case 1.
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of MFTSMC controller, GWO-MFTSMC method has reduced oscillations. GWO-MFTSMC has settling time of 
1.3 ms. All five proposed algorithms take more time to settle in case-2 than case-1 due to the presence of partial 
shading. The simulated voltage, current and power of PV array is shown in the Figs. 8, 9 and 10.

(iii) Case 3: Partial shading condition II.
In this condition, i.e., partial shading condition II, PV panels received different irradiance at 32 °C. 900 W/

m2 received by panel 1, 1000 W/m2 received by panel 2, 800 W/m2 received by panel 3 and 750 W/m2 received 
by panel 4. The maximum peak power that can be extracted from the PV array under partial shading condition 
II is 1052 W. in this case 3, the WCO-PO generates 138.40 V, ANN-ASSPO generates 137.60 V, GWO-MFTSMC 
generates 137.20 V, WCO generates 130.4 V and P&O generates 126.4 V. During this case 3, the current gener-
ated by WCO-PO algorithm is 7.58A, ANN-ASSPO algorithm is 7.59A, GWO-MFTSMC algorithm is 7.55A, 
WCO algorithm is 7.28 A and P&O algorithm is 7.05A. The power generated by the PV array in case 3 is more 
than case 2 and less than case1 which is uniform irradiance. The power generated by the PV array under case 

Figure 6.   PV array current in case 1.

Figure 7.   PV array power in case 1.

Figure 8.   PV array voltage in case 2.
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3 is 1049W by WCO-PO algorithm, 1044W by ANN-ASSPO algorithm, 1036W by GWO-MFTSMC, 949 W 
by WCO and 891 W by P&O algorithm. The power generation through WCO-PO is more than ANN-ASSPO, 
GWO-MFTSMC, WCO and P&O algorithm. Higher tracking efficiency is achieved in WCO-PO method. In 
case 3- partial shading condition-II, the tracking efficiency of WCO-PO is 99.72 8%, ANN-ASSPO is 99.28%, 
GWO-MFTSMC is 98.47%, WCO is 90.21% and P&O is 84.70%. Similar to all other cases, oscillations are more 
in P&O method. WCO-PO method has very less settling time than other MPPT methods with settling time of 
1.2 ms. The simulated voltage, current and power of PV array under case 3 is shown in the Figs. 11, Fig. 12 and 13.

(iv) Case 4: Complex partial shading condition.
The PV panels in complex partial shading conditions have received less irradiance than partial shading con-

dition I and II, in this scenario, irradiance received by panel 1 is 500 W/m2. Similarly irradiance level 400 W/
m2, 750 W/m2 and 200 W/m2 are received by panel 2, Panel 3 and panel 4 respectively. In this complex partial 

Figure 9.   PV array current in case 2.

Figure 10.   PV array power in case 2.

Figure 11.   PV array voltage in case 3.
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shading condition, the peak power which can be extracted from the PV array is usually lesser than the power 
extracted from partial shading conditions. In this case 4, the maximum peak power that can be extracted from 
the PV array is 564 W. In this case 4, the WCO-PO generates 122.20 V, ANN-ASSPO generates 121.60 V, GWO-
MFTSMC generates 121.20 V, WCO generates 114.4 V and P7O generates 102.4 V. The current generated by 
WCO-PO algorithm is 4.58 A, ANN-ASSPO algorithm is 4.56 A, GWO-MFTSMC algorithm is 4.55A, WCO 
algorithm is 3.86 A and P&O algorithm is 3.57 A. The power generated by the PV array under case 4 is 560 W by 
WCO-PO algorithm, 554 W by ANN-ASSPO algorithm, 551W by GWO-MFTSMC algorithm, 442 W by WCO 
algorithm and 366 W by P&O algorithm. Similar to all three cases, the power generation through WCO-PO is 
more than ANN-ASSPO, GWO-MFTSMC, WCO and P&O algorithm. Higher tracking efficiency is achieved in 
WCO-PO method than all other MPPT methods. In complex partial shading condition, the tracking efficiency of 
WCO-PO is 99.29%, ANN-ASSPO is 98.22%, GWO-MFTSMC is 97.69%, WCO is 78.37% and P&O is 64.89%. 
WCO-PO has very less settling time of 1.9 ms. The simulated voltage, current and power of PV array under case 
4 is shown in the Fig. 14, Fig. 15 and Fig. 16.

Figure 12.   PV array current in case 3.

Figure 13.   PV array power in case 3.

Figure 14.   PV array voltage in case 4.
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Table 3 gives the value of power, voltage, current generated, tracking efficiency and settling time of WCO-
PO, ANN-ASSPO, GWO-MFTSMC, GWO and P&O MPPT technique in all four cases. Figure 17 and Fig. 18 
shown below are the comparative analysis of conversion efficiency or tracking efficiency and settling time of all 
five MPPT techniques.

Hardware setup and its results
A prototype for PV system has been developed with PV panel s such as 6 x 200 WP, three phase interleaved boost 
converter and dsPIC microcontroller. Case 3 has been taken into considerations for analyzing the performance 
of MPPT techniques in the prototype. The hardware setup, voltage, current and power generated are shown in 
the Figs. 19, 20, 21 and 22.

Summary
In this work, three novel hybrid MPPT algorithms WCO-PO, ANN-ASSPO and GWO-MFTSMC, a nature 
inspired algorithm WCO and a conventional algorithm P&O have been presented. A PV system has been devel-
oped with three phase ILBC, hybrid algorithms and a load. In this system, four PV panels are connected in 
series (4 x 305.095 W) to form a PV array. ILBC has been designed with duty ratio of 0.5. Four different cases 
such as uniform irradiance, partial shading condition (I) & (II) and complex partial shading conditions are 
used to test the performance of the PV system proposed. The highest power generated by WCO-PO in all four 
cases is 1217 W (Case 1), ANN-ASSPO is 1200 W (case 1), GWO-MFTSMC is 1205 W (Case 1), WCO is 1151 
W(case 1) and P&O is 1012 W(Case 1). The lowest power generated by WCO-PO is 560 W, ANN-ASSPO is 
554 W, GWO-MFTSMC is 551 W, WCO is 442 W(Case 4) and P&O is 366 W (Case 4). These powers are gener-
ated under complex partial shading condition (Case 4). The average tracking efficiency of WCO-PO is 99.56%, 
ANN-ASSPO is 98.75%, GWO-MFTSMC is 98.35%, WCO is 87.57% and P&O is 77.37%. The average settling 
time of WCO-PO is 1.4 ms, ANN-ASSPO is 1.9 ms, GWO-MFTSMC is 1.3 ms, WCO is 2.17 ms and P&O is 
2.55 ms. In terms of power generation and tracking efficiency, WCO-PO method outperformed ANN-ASSPO, 
GWO-MFTSMC, WCO and P&O method. When comes to settling time GWO-MFTSMC and WCO-PO method 
quickly approaches the maximum power.

Figure 15.   PV array current in case 4.

Figure 16.   PV array power in case 4.
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Table 3.   Voltage, current, power generated, tracking efficiency and settling time of MPPT algorithms in four 
different cases.

S. no MPPT Parameters Case 1 Case 2 Case 3 Case 4

1 WCO-PO

Voltage (V) 151.60 130.40 138.40 122.20

Current (A) 8.03 7.56 7.58 4.58

Power (W) 1217.35 985.82 1049.07 559.68

Tracking efficiency (%) 99.75 99.48 99.72 99.29

Settling time (ms) 0.90 1.50 1.20 1.90

2 ANN-ASSPO

Voltage (V) 150.40 129.60 137.60 121.60

Current (A) 7.98 7.58 7.59 4.56

Power (W) 1200.19 982.37 1044.38 554.50

Tracking efficiency (%) 98.38 99.13 98.47 98.22

Settling time (ms) 1.60 2.00 1.40 2.30

3 GWO-MFTSMC

Voltage (V) 151.20 129.60 137.20 121.20

Current (A) 7.97 7.53 7.55 4.55

Power (W) 1205.06 975.89 1035.86 551.46

Tracking efficiency (%) 98.77 98.48 98.47 97.69

Settling time (ms) 0.70 1.30 1.40 1.90

4 GWO

Voltage (V) 146.60 117.60 130.40 114.40

Current (A) 7.85 7.36 7.28 3.86

Power (W) 1150.81 866.00 949.00 442.00

Tracking efficiency (%) 94.33 87.39 90.21 78.37

Settling time (ms) 2.00 2.40 1.80 2.50

5 P&O

Voltage (V) 141.60 109.60 126.40 102.40

Current (A) 7.15 6.95 7.05 3.57

Power (W) 1012.44 762.00 891.00 366.00

Tracking efficiency (%) 82.99 76.89 84.70 64.89

Settling Time (ms) 2.40 2.80 2.20 2.80

Figure 17.   Tracking efficiency of MPPT techniques in all four cases.RETRACTED A
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Figure 18.   Settling time of MPPT techniques in all four cases.

Figure 19.   Hardware model.

Figure 20.   PV array voltage from hardware in case 3.

RETRACTED A
RTIC

LE



12

Vol:.(1234567890)

Scientific Reports |        (2024) 14:10984  | https://doi.org/10.1038/s41598-024-61856-z

www.nature.com/scientificreports/
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